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Tourists at Solo Balapan Station have several options for continuing
their journey, including private, semi-private, and public vehicles.
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Development of method and apparatus to speed up
cooling process of fish products

Surya Abdul Muttalib, Nursigit Bintoro et al.

Fishery products are quickly deteriorated after harvest that must be

preserved immediately to prevent damage to the products. The most
common method to save such products is to cool the products by ...
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Planning and designing for the pedestrians:
Pedestrian-oriented road networks around
Amsterdam Metrolijn 52 stations

Lutfi Prayogi, Ari Widyati Purwantiasning et al.
This article investigates the road networks around Amsterdam Metrolijn

52, a recently opened metro system. This article examines the policies,
plans, and designs of the mentioned road networks that ...
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Experimental investigation on the shear strength of
corrugated web steel plate girder

Heppy Kristijanto, Bambang Piscesa et al.
This paper presents experimental investigations of corrugated web
steel plate girder (CWSPG) tested under three-point bending to

observe its shear strength capacity. The beam has a span of 3.5m and
a..
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Potential analysis on macro, messo and micro
levels in determining sites for ecotourism village
Ghoustanjiwani Adi Putra, Redi Sigit Febrianto et al.

This article is the result of a preliminary survey that has been

conducted previously. In the preliminary survey, researchers have
collected primary and secondary data using a level analysis ...
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Usability evaluation of spoon and cup for hand
tremor patient

Ratna Purwaningsih, Novie Susanto et al.

Usability testing is a technique for determining how well a system or
product performs its duties. Usability testing is commonly done on
websites or software, but it is rarely done on equipment like ...
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Preface: International Conference on Engineering
Technology and Industrial Application (ICETIA)

Assalami alatkum Wr. Wh.

First of all, the conference was first held at anational level in 2001 by the Faculty of Engineenng at
Universitas Muhammadivah Surakarta with the name Bekayasa Aplikasi Perancangan dan Industn or
EAPT Asthe international version of FAPT the 1" Intemational Conference on Engineering Technology
and Industnal Application (ICETIA) was orgamzedin 2013 Since then, both ICETIA and EAPThave been
held concurrently

This year, the 8 ICETIA 2021 was conducted online on 15%-16" Dacember 2021, as the pandemic
has not yet been over. The theme of the conference 15 “Engineenng, Environment, and Health: Explonng
the Opportunities for the Future”. Under this theme, the conference presented some breakthroughs from
engineenng-related fields, particularly those relevant to a future healthier environment. As the pandemic
has spread over the last two years, people are becoming meore aware of the importance of maintaining a
healthy living environment. At work and at home, the pandemic has shaped a new way of life. The world
is suddenly confronted with new issues, yet this has compelled the development of new technology in a
vanety of disuplines As a result, the conference welcomes contnbutions from electrical engineenng,
mdustnnal engmeenng, mechanical engineenng, chemical engmeenng, the bult environment, and other
engineenng domans with relevant ideas, concepts, applications, best practices, and research.

Following last year's event, ICETTA intends to publish 1ts arficle in Scopus-ndexed joumals and
proceedings. 'We recerved a siguificant number of submissions. ICETIA 2021 recaived 186 manuscnipts,
of which only 138 were accepted to be published with ATP Conference Proceeding. The 8% ICETIA 2021
also attracted more than 300 participants in total from the intemational academic andresearch communities.
Five distinguished speakers presented representing five different countries: Professors Monty Sutnsna
(Massey University, MNew Zealand), Shamsul Fahman Moehamed Kutty (Unsversii Teknelogt
PETECIAZ, Malaysia), Deden Bukmana (Alabama A&M University, USA), Zhen-Tiang Shen
(Kanazawa University, Japan), and Assc. Prof. Dr. Heny Pumama (Universit Teknologt PETRONAL,
Malaysia) (Umversitas Muhammadiyah Surakarta, Indonesia). In addition, to that, we also welcome several
guest presenters: Prof. Dr. Winny Astutt (Universitas Megen Sebelas Maret, Indonesia), Dr. Monm Soraya
Sambudi (Universii Teknologi PETRONAS, Malaysia), Dr. 5 ML Senthil Kumar (Central
Electrochemical Research Institute, India), and Prof. Chan Chee Ming (Universiti Teknologt PETRONAS,
MMalaysia) (Universitt Tun Hussein Onn, Malaysia) The event was also supported by a collaboration with
the Faculty of Engineenng Universitas Sebelas Maret and Perhimpunan Ergonomi Indonesia

Finally, we would like to thank all presenters and attendees for jormung this conference. Alse, we
wouldlike to express our gratitude to all of the committee members who worked so hard to make this event
asuccess. InshaAllah, we hope to welcome them again 1n Surakarta for real next year. Anin.

Wassalamu ‘alailm Wr. Wh.

Dr. Wistu Setawan
Chair of the §™ ICETIA 2021
Faculty of Engineering, Universitas Mubiamm adiyah Surakerta
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of accidents in upstream oil and gas industries: Integrating
situational awareness (SA) error taxonomy and human factor
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The handling of the COVID-19 pandemic must be based on the right
strategy, which includes priority areas that need more attention. The
priority areas that need attention are based on an assessment of the
vulnerability of these areas to COVID-19 exposure. This study aims
to assess the vulnerability of sub-districts in East Jakarta to COVID-
19 exposure using the Multiple Linear Regression and Classification
method. Those methods process six independent variables: the
number of gathering locations, the area of slum settlements, the
number of poor households, population density, the density of elderly,
comorbidities. Using the Classification method for various variables
that are thought to affect COVID-19 vulnerability shows an irregular
pattern. Using the Multiple Linear Regression method shows that of
the six independent variables, only two independent variables are
factors that affect the vulnerability of COVID-19 in East Jakarta,
namely 1) patients with comorbidities/tuberculosis and 2) the density
of the elderly. Patients with comorbidities/tuberculosis have a
significant positive effect on the number of positive COVID-19 cases.
The number of patients with comorbidities/tuberculosis in an area
tends to increase active COVID-19 cases in that area. On the other
hand, the density of the elderly has a significant adverse effect on the
number of positive COVID-19 cases, meaning that the higher density

of the elderly reduces the number of COVID-19 cases.
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RELATIONSHIP RISK FACTORS AND VULNERABILITY TO COVID-19 IN
EAST JAKARTA

Benny B. Suharto; Herika M. Taki; Pardomuan R. Sihombing; Komang A. P. Wijaya; Calista M. Gunandar

Abstract: The aims of this study are to identify risk factors and develop a composite risk factor of
initial stage of COVID-19 pandemic in regency level in Indonesia. Three risk factors,
i.e., exposure, transmission and susceptibility, are investigated. Multivariate regression,
and Canonical correlation analysis are implemented to measure the association between
the risk factors and the initial stage of reported COVID -19 cases. The result reveals
strong correlation between the composite risk factor and the number of COVID-19 cases
at the initial stage of pandemic. The influence of population density, percentage of
people commuting, international exposures, and number of public places which prone
to COVID-19 transmission are observed. Large regencies and cities, mostly in Java,
have high risk score. The largest risk score owned by regencies that are part of the
Jakarta Metropolitan Area.

Keywords: mapping risk, hazard, transmission risk, exposure risk, susceptible risk, COVID-19

1. INTRODUCTION

A group of cases of pneumonia with unknown cause occurred in Wuhan Hubei Province, China at
the end of December 2019, and it was reported to China’s National Health. In early January 2020,
the virus was termed as the 2019 novel coronavirus (2019-nCoV), and it has been reported to WHO
for the whole genome sequence.*

The 2019-nCoV cases not only occurred in Wuhan, in a short time nine cases were discovered in
Thailand, Japan, Korea, the United States, Vietnam, and Singapore which is suspected of spreading
by air travel. The rapid spread and the increasing number of cases were expected due to the
celebration of the Chinese Lunar New Year. In addition, it is also predicted to around 15 million
trips in Wuhan during the spring festival. These possibilities that make the virus quickly reached
other places then become a pandemic.* The real-time updating for the distribution of the confirmed
cases in the world can be seen in COVID-19 dashboard by Center for Systems Science and
Engineering (CSSE) at Johns Hopkins University.®

The virus transmits from one individual to another via water droplets and physical contact.
Coronaviruses are not airborne, these viruses spread rapidly through water droplets caused by
sneezes and coughs. Inhalation of the water droplets transmits the virus into the human body.
Physical contact is a common way of how the virus spreads.®

Touching a surface or an individual that is affected by COVID-19 could also transmit the virus
through our body if mouth, eyes, and nose are touched after touching the Covid-19 affected surface.’
Another study related to the transmission of coronavirus through human to human was also
investigated by Ralph, R. et al.®
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Population mobility plays an important role in the transmission rate of COVID-19. Demographics
have changed, the mobility of people has increased, travel from foreigner and domestic countries
has increased significantly, making it a challenge to mitigate the spread of the virus. Initial cases in
many countries such as Thailand, Japan, Korea, and Italy are from travelers from China. Higher
people mobility within and between regions increases the transmission of COVID-19. In high
mobility regions, people are more likely to interact with other people thus transmitting the disease
more quickly.® Furthermore, the movement of asymptomatic people are a potential source of corona
virus infection with dynamic transmission.’® Huang, R., was found that the infection spread of
COVID-19 was spatially dependent, which largely spread neighboring areas from Hubei Province
in Central China.!!

Population density is also a key factor to the spread of COVID-19. People in areas with high
population density have greater risks of being affected. Higher density means less room for physical
distancing. Places with high density and mobility such as religious places, minimarkets, hotels, and
schools are considered hazardous because the risk of getting COVID-19 is high. Population aging
shows the risks for each age. Risks for older people tend to be higher than young people. This is
likely associated by chronicle conditions at older ages. Comorbidity also could increase the chances
of getting infected by COVID-19.1213

In Indonesia, the government announced the first case of the corona virus in early March, 2020. On
May 24, 2020, the Government of Indonesia declared 22,271 COVID-19 cases, 1,372 confirmed
deaths and 5,402 cases recovered from 404 districts in 34 provinces.** Some areas have higher cases
may due to their characteristics which can lead to higher risk of COVID-19. Knowledge
understanding the risk factors can help to contain the spread of COVID-19 and lower the number of
affected people.’® Lummen & Yamada, (2014)6, and Welle & Birkmann (2015)*7 indicate four main
components (hazard, exposure, vulnerability, and capacity) for developing a disaster risk index.

The goals of this research are to identify the COVID-19 risk factor sets, construct a composite risk
index, and map the cities and regencies in Indonesia based on the risk factor sets. The composite
risk index is an indicator that reflects the risk degree of a region toward disaster including
pandemic/epidemic. It is derived from three components, i.e., exposure, transmission, and
vulnerability. The exposure factor indicates degree of exposure before pandemic occurred in a
region. Transmission factor indicates degree of probability of a disease is being transmitted in a
region. This index is related to the number of public facilities in a region. The vulnerability factor
reflects degree of sensitivity in a region toward pandemic.

2. METHOD
2.1 Data

All risk factor variables/indicators are obtained from several survey carried out by BPS-Statistics
Indonesia. The data is in regency’s level, and there are 514 regencies all over Indonesia. Three risk
factors were considered. First, the exposure factor which composes population density, proportion
of commuters, and the number of foreign tourists. BPS Statistics Indonesia recorded number of
tourists in several gates (airports, harbors, etc.) and border check points across Indonesia. For
generating data in regency level, the buffering method of 25 km is used from the gates or check
points. If the boundary of a regency is intersecting with the buffer, the number of foreign tourists in
regency is the same as number of foreign tourists from gates of arrival, otherwise the number of
foreign tourists is 0.

For both Ngurah-Rai and Soekarno-Hatta airports, we use buffer of 50 km instead of 25 km. The
second factor is transmission and the indicator for this factor were worship places, number of
mosques, churches, minimarkets, department stores or supermarkets or malls, banks, hotels,
restaurants, and schools. The third is the susceptible factor. The indicators are age proportion above
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50 years, proportion of people with morbidity, the proportion of the population who do not know to
wash their hands properly, the proportion of the population who are commuting and sex ratio. Table
1 shows the variables used to calculate the composite risk factor of the COVID-19 pandemic.

Factors Variables Sources
Exposure Population Density Statistics Indonesia (2019)
Proportion of commuter National Labor Force Survey (2018)

Number of foreign tourist (January and

February, 2020) BPS Official Release Paper (February, 2020)

Transmission Number of religious places
Number of minimarkets

Number of traditional markets
Indonesia

Village Potency (2018)

Number of supermarkets or malls
Number of banks
Number of hotels

Number of restaurants

Proportion of population who 50+ years

Vulnerability old Population Projection (March, 2020)

Proportion of people have comorbidity National Socio-economic Survey (2019)
Proportion of population who do not have Community Health Development Index
wash their hand well (2018)

Sex Ratio Population Projection (2016)

Percentage of household with house area < National Socio-economic Survey (2019)

8m?
Covid-19 Number of confirmed cases Indonesia National Covid-19 Rapid
. . Response Task Force
Initial Cases Patients under surveillance (PDP)

People under monitoring (ODP)

Table 1. The Risks Factors and the Initial Stage Covid-19 Hazard
2.2. Risk Composite Index

In building a composite Index18 discussed several steps need to be performed. After theoretical
framework and variable selection, normalization and, multivariate analysis and weighting and
aggregation are the most crucial steps. Normalization is required prior to any data aggregation as
the indicators in a data set often have different measurement units. It is done to render the indicators
comparable and to account for extreme values and skewed data. There are several normalization
methods exist.19,20 Welle and Birkmann (2015) transformed all indicators in dimensionless rank
levels between 0 and 1 17. In this study as the data are in different unit and variability at the first
stage all variables are normalized into values between 0 and 1 using the following equation:

z; = (X =Xsmin ) (1)

(Xmax—Xmin)

The main challenge in building a composite index is to find the optimal weight for each indicator in
the factors. Several weighting methods are available, principal components analysis (PCA) or factor
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analysis (FA) could be used to group individual indicators according to their degree of correlation
18 In this study, the weights are calculated in two steps, first the weights of each indicator within
factors using confirmatory factor analysis (CFA). The second is obtaining the weight of each factor
in constructing the composite risk index. To get the weight that can optimal the correlation between
the risk index and the number of COVID-19 cases, Canonical Correlation analysis is carried out.

Confirmatory factor analysis (CFA) is a method used to investigate and verify the shared variance
of indicators that is believed to be attributable to a factor. 1° CFA is used to examine the hypotheses
of the relationship between a set of variables with the latent variables. CFA model is constructed in
advance specifies the number of latent factors and the patterns of loadings factors. CFA Model is
defined:

x=AE+ 8, 2

Where x = (qgx1) vector of indicator variable, 4 = (q x n) matrix of factor loadings, ¢ = (n x 1) vector
of latent construct (factors), and § = (qx1) vector of errors of measurement. In this study, there are
three factors with their corresponding indicators as defined in Table 1.

Before conducting the CFA, Bartlett's test of sphericity and Kaiser-Meyer-Olkin (KMO) Measure
of Sampling Adequacy test are carried out to check whether the data is eligible for CFA analysis.
The KMO indicates the proportion of variance of the variables/indicators that might be caused by
underlying factors. High values (close to 1.0) generally indicate that a factor analysis may be useful
with your data, whereas the value is less than 0.50 show that CFA is not very useful. Bartlett's test
tests if correlation matrix is an identity matrix. It indicates if the variables are unrelated and therefore
unsuitable for structure detection. Small values (less than 0.05) of the significance level indicate that
CFA may be useful. To construct exposure, transmission, and susceptible factors, the weight of each
indicators within the factors is obtained using formula:

Aji i 3)

I el

5 P 3
-Ij-:L Ak Jj=1Tjk

r.. —
“Jh’

Where we is the weight for i-th indicator of the k-th factor, 2% and g7 respectively are the CFA
loading and the explained variance of the j-th indicator of the k-th factor.

After the risk factors have been obtained, the weight for each factor for constructing a composite
risk index is calculated using Canonical Correlation Analysis (CCA). CCA is the analysis of
association between two groups of variables. These variables are then used to construct Canonical
Variates which are the weighted sum of the variables in the analysis.?’ Correlation is then being
calculated between these variates and between the variables with the variates. For multiple x and y
the canonical correlation analysis constructs two covariates (equation 4 and 5):

CV,, = ayx; + apxy + azgxz + -+ ayx, (4)
{"I";.'l =y taxy; +azys +o+ Ay, (5)

In this case, the X are all risk factors and Y are the number of confirmed cases, PDP, and ODP. The
canonical weights a:...an and bz...b, are chosen so that they maximize the correlation between the

canonical variates cv, a and cvy .
1

The composite risk index is derived from three risk factors, i.e., Exposure, Transmission, and
Vulnerability. The weight for each risk factor is calculated by the equation:

Wy, = g (6)

[ ay
J=1 K
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where, ax is the canonical weight of the k-th factor. Furthermore, early-stage hazard index is
constructed from the number of confirmed cases, PDP, and ODP with their corresponding weight
obtained from CCA.

The regencies are then grouped into five groups based on 1D K-means method of the risk index.
The group is arranged so that it represents the ranks of the region. The higher rank the higher the
risk. The risk rank of the regions is visualized in a map.

2.3. Multivariate Multiple Regression

The study also investigates the association between the numbers of cases at initial stages of COVID-
19 with all indicators. The initial cases as the dependent variable consist of three variables, number
of confirmed cases, ODP, and PDP, hence the most suitable method for this purpose is the
multivariate linear regression. Multivariate multiple regression is a technique that estimates a single
regression model with more than one dependent variables, i.e., the number of confirmed cases, PDP
and ODP. The predictor variables are all risk factor variables. Procedures for statistical inference
in the multivariate linear model, however, take account of the fact that there are several, generally
correlated, responses. Multivariate multiple regression is the development of multiple regression in
which the dependent variable consists of many dependent variables. Multivariate multiple regression
is the development of multiple regression in which the dependent variable consists of many
dependent variables. We consider modeling the relationship between m response variables and
predictor variables. Every dependent variable is supposed to follow its own regression model in the
same predictors.

Yy =PBor + P11z + -+ B2, + £ (7)
Y, = Boa + P12Zy + - + Br2Z, + &
FJJ‘I - -gﬂnr t ﬁlrnzl e ﬂr'mzr F Eps

where £ = [g, &5, ..., £,,]" isanerror term which has E(&) = 0 and Cov(g) = Y, the terms of error

related with different responses might be correlated. In order to test the hypothesis of no overall
effect of each predictor to all dependent variables, multivariate analysis of variance (MANOVA) is
carried out. To perform the analysis, and visualization several python packages, such as numpy,
pandas, Mapclassify, statsmodels 2%, seaborn %2, and geopandas 23 are used.

Statsmodels, a python package utilized for multivariate analysis. The calculation of Canonical and
Multivariate Analysis of Variances (MANOVA) had been conducted using this packages.
Geopandas, an extension of Pandas modules that had been developed for spatial data manipulation
and visualisation. This package had been developed using the Pandas as base packages and
enhanced with Python spatial packages (i.e. shapely, fiona, and pyproj). Seaborn, a statistical data
visualisation based on matplotlib. This package had been used for visualization and ease the
exploration data analysis. In addition, Mapclassify, a python package for enhancing the
classification process/ data binning for choropleth mapping. This package is a part of PySAL the
Python Spatial Analysis Library.

3. RESULT
3.1. Composite Risk Index

The result of Bartlett test (y>= 6387.04, p-value < 0.0001) and KMO (0.84) shows that CFA suitable
to be used for capturing the structured of the data. The weights of each indicators on the
corresponding factor obtained from CFA is shown in Table 2.

The result shows that all indicators seem to have similar weights. The weight of each factor in
constructing a composite risk index resulted from CCA in shown in Table 1. The highest weight is
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for the transmission factor, followed by exposure, whereas vulnerability factor has relatively small
weight. The weights for early-stage hazard for Positive cases is 0.4285, for PDP is 0.0451 and for
ODP is 0.5265.

Risk Factors Weight (CCA) Indicators Weights (CFA)

Exposure 0.3994 Population density 0.3328
Proportion of commuters 0.3356
Number of foreign tourists 0.3317

Transmission 0.5434 Number of religious places 0.1452
Number of minimarkets 0.1444
Number of traditional markets 0.1410
Number of supermarkets or malls 0.1437
Number of banks 0.14195
Number of hotels 0.14194
Number of restaurants 0.1417

Vulnerability 0.0572 Proportion of population >50 years old 0.2026
Proportion of people have comorbidity 0.1938
Proportion of population who do not 0.1996
have wash their hand well
Sex Ratio 0.2130
Percentage of household with house 0.1909
area <8 m2

Table 2. Weight for Indicators and Risk factors

3.2. Risk Factors Associated to Initial Stage of Reported Cases

Many capitals of provinces such as Jakarta and surrounding cities, and Surabaya have high exposure
risk because of higher population density, probability of incoming foreign tourists, and risk of
commuter worker. For the transmission risk factor, southern regions of Jawa Barat (West Java) have
a high transmission risk, such as Bogor, Sukabumi, and Cianjur. This higher transmission risk occurs
because the regions have many public facilities compared to the other regions. This transmission
risk can indicate a probability of higher transmission of virus or other pandemic sources. Meanwhile,
on the vulnerability risk factor, several regions have higher susceptible degree if pandemic occurs.
Several regions located in western of Jawa Timur (East Java) and eastern of Nusa Tenggara Timur.

The map of the regencies based on the rank of composite risk index Figure 1. Note that the
choropleth map is created using the cluster of the index values. Values in each bin have the same
nearest center of 1D k-means cluster. Hence, the higher the rank (dark red colored), the higher the
risk. It can be seen that the higher risk areas are mostly in Java and some parts of Sumatra. Several
regions, mostly are province’s capitals, have higher risk score such as Jakarta, Surabaya, Bandung,
Makassar, Medan, and Denpasar. Moreover, their neighboring cities such as Bogor, Bekasi,
Tangerang, Sidoarjo, Cianjur, and Garut have a moderate risk score.
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Risk Index

Figure 1. Mapping of Composite Risk Factor

Figure 2 present scatter plot of Covid-19 hazard against the risk factor all over Indonesia. It shows
moderate correlation (0.695) between the composite risk factor and the initial reported cases
(hazard). We observed that most of the initial confirmed cases are in Java. If we focus only for Java,
the result show higher correlation 0.794. This is due the fact that at early stage of COVID-19
pandemic, regencies in Java are mostly affected with more cases compared to other regions.
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Figure 2. Scatter plot of risk factors against initial stage of covid-19 hazard in Indonesia

Figure 3 shows the composite risk factors of regencies in Java. The areas with higher exposure are
the Jakarta Metropolitan (Jakarta, Bogor, Bekasi, Depok, Tangerang, and Tangerang Selatan)
followed by other capitals such as Bandung, Semarang, Yogyakarta and Surabaya. These regions
are business and governments area with high population density, large number of commuters, and
international exposure. Whereas, the transmissions and vulnerability factors are more widespread,
not only centered at the capitals or main cities. Higher risk regencies or cites are mostly located in
the western part of Java.
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Exposure Index
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Figure 3. Regency level risk factors mapping in Java
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3.3. Multivariate Regression Analysis

Some variables affect response variables differently. For example, confirmed: number of traditional
markets and mini markets seem do not significantly related to the number of confirmed cases.
Whereas, the number of ODP is only significantly related to the number of traditional markets,
number of malls, and the proportion of population >50 years old. In addition, the number of PDP is
not affected by the number of malls and mini markets. The results of MANOVA to test the overall
effect of each indicator to all three dependent variables are presented in Table 3.

It shows that most of the variables of exposure risk factor are significantly associated with the
number COVID-19 initial cases (confirmed cases, ODP and PDP). For the transmission factor, most
of the indicators are also significant. Whereas, for the vulnerability factor only the proportion of
households with house area < 8 m? is in statistically significant, and the proportion of population >50
years old is on border line.

4. DISCUSSION

The study shows that the highest composite risk score is Bekasi city, followed by Bandung, South
Jakarta (Jakarta Selatan), Jakarta Barat (West Jakarta), and Surabaya. The top 10, except Bandung
and Surabaya, are regencies included in the Jakarta Metropolitan Area. This shows substantial
influence of international exposure on causing initial cases. This is why Jakarta Metropolitan area
have the first outbreak and became the epicenter of the COVID-19 pandemic. Moreover, as the main
region, with more densely populated and better ability to test and report cases, the number of
reported cases grow sharply.

Risk Factors Variables p-values
Exposure Population density 0.0033"
Proportion of commuters 0.0005"

Number of foreign tourists <0.0001"

Transmission  |Number of religious places 0.0004"
Number of minimarkets <0.0001"
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Number of traditional markets 0.0146"
Number of supermarkets or malls 0.0004"
Number of banks <0.0001"
Number of hotels <0.0001"
Number of restaurants <0.0001"
Vulnerability  |Proportion of population >50 years old 0.0526™
Proportion of people have comorbidity 0.7442
Proportion of population who do not have wash their 0.1323
hand well
Sex Ratio 0.8752
Percentage of household with house area <8 m? 0.0403"

*Significant at a=5%, ** Significant at 0=10%

Table 3. Results of MANOVA testing for overall effects

Notably, Bandung, Yogyakarta and Surabaya are cities that exhibit relatively high composite risk
factor score. However, they have not seen the high levels of reported cases. This may show two
possible explanations, the relatively effective efforts to contain the spread of the virus, or lagged
reporting of cases. These regions are the main regions of five COVID-19 pandemic hotspot
provinces in Indonesia, namely, Banten, DKI Jakarta, West Java, Central Java, and East Java
reported by Eryando et. al. (2020).2*

Furthermore, multivariate regression analysis shows that the number of reported cases (confirmed,
ODP and PDP) for the onset of COVID-19 in Indonesia are mostly affected by the exposure factor
(international exposure, population density, and people mobility), and transmission factor (e.g.,
number of banks, hotels, and restaurants).

Population density has been reported to be influence the propagation of COVID-19 in several
countries such as Bangladesh? and Turkey?. Furthermore, several studies in different countries
shows that people mobility is one of the key factors for the transmission?’=°. In addition public
spaces, such as offices®! and other places® are reported to be key of transmission. Hence reduction
of people mobility and number of visits to public places is substantial in reduction of the spread of
COVID-19.

In this study, the number of reported cases may only reflect part of the visible problem, as it depends
on the number of COVID-19 testing. The unidentified and unreported cases of COVID-19 may be
more widespread as reported. It is either due to the lack of staff confidence in the initial handling of
the reports or because of the overwhelmed data management structure at the local governments®3,

Furthermore, the composite index score was correlated with number of COVID-19 cases in different
cities and regencies in Indonesia. The number of cases could vary across the regions depending on
the level of restrictions imposed (mobility, lockdown etc.), COVID-19 surveillance system (testing,
tracing, treatment facilities etc.) in the country.

Our study is focused on the early stage of pandemic where there are lack of pandemic management
and policy. The result may not be directly applicable for currently situation where the pandemic
management have been greatly improved and the policy is also much better. Our finding can be used
as a basic of current or future risk factors development by updating the data and also adding more
variables into the risk composite index. The inclusion of other more granular and real-time variables
such as weekly mobility based on mobile phone, and GPS tracking (from volunteer with informed-
consent) can greatly improve the quality and timeliness of the risk index.
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S. CONCLUSION

The study has shown strong correlation between the exposure, transmission and vulnerability risk
factors and the number of COVID-19 cases at the initial stage of pandemic in Indonesia. The
influence of population density, percentage of people commuting, international exposures, and
number of public places which prone to COVID-19 transmission are mostly affecting higher number
of cases. Large regencies and cities, mostly in Java, have high risk score. The largest composite risk
score are regencies included in the Jakarta Metropolitan Area. However, the number of reported
cases and people under surveillance may be driven by the testing capacity and ability to trace the
suspects. The subsequent phases are likely to include people mobility, the impact of large-scale
restrictions in some areas, the local government actions, and also health capacity, such as number
of COVID-19 referral hospitals, number of paramedics, number of ventilators, number of
laboratories and its testing capabilities. The areas with low health capacity may suffer severe
outbreaks. It is important to not only focus on regencies with high composite risk (e.g., densely
populated cities), but also to the area where people tend to move from the epicenter due to economic
reasons.
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